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A DISCRETIZATION AND MULTIGRID SOLVER FOR A
DARCY-STOKES SYSTEM OF THREE DIMENSIONAL
VUGGY POROUS MEDIA*

TODD ARBOGASTT AND MARIO SAN MARTIN GOMEZ!

Abstract. We develop a finite element discretization and multigrid solver for a Darcy-Stokes
system of three dimensional vuggy porous media, i.e., porous media with cavities. The finite ele-
ment method uses low order mixed finite elements in the Darcy and Stokes domains, and special
transition elements near the Darcy-Stokes interface to allow for tangential discontinuities implied by
the Beavers-Joseph boundary condition. We design a multigrid method to solve the resulting sad-
dle point linear system. The intertwining of the Darcy and Stokes subdomains makes the resulting
matrix highly ill-conditioned. The velocity field is very irregular, and its discontinuous tangential
component at the Darcy-Stokes interface makes it difficult to define intergrid transfer operators. Our
definition is based on mass conservation and the analysis of the orders of magnitude of the solution.
The coarser grid equations are defined using the Galerkin method. A new smoother of Uzawa type is
developed based on taking an optimal step in a good search direction. Our algorithm has a measured
convergence factor independent of the size of the system, at least when there are no disconnected
vugs. We study the macroscopic effective permeability of a vuggy medium, showing that the influ-
ence of vug orientation, shape, and, most importantly, interconnectivity determine the macroscopic
flow properties of the medium.

Key words. Darcy-Stokes, vuggy porous medium, Beavers-Joseph boundary condition, mixed
finite element, error estimates, multigrid, Uzawa smoother

1. Introduction. We consider the computational simulation of a fluid within
a vuggy porous medium 2. This is a porous medium with large void inclusions or
cavities (also called vugs). We envision these vugs to be spread throughout the rock,
so they have a major effect on the flow and transport properties of the medium.

The fluid in the porous matrix, g C €2, obeys the Darcy law for the velocity
ug = ulg, and the pressure p; = p|q,, which is

K lug+ Vpa =g in Qq, (1.1)

where p is the fluid viscosity, K is the permeability of the porous medium, and g is
a force term such as gravity. The free fluid in the vuggy inclusions, Qs = Q\ Qq,
obeys the Stokes equations. That is, combined with conservation on 2, and with

(u57ps) = (uvp)|st
—2uV - Dug+ Vp, =g in g, (1.2)
V-u=f inQ,
where D denotes the symmetric gradient, i.e., Dv is the matrix such that (Dv),;; =

L(ovi 9
2 8$j 8{EZ

), and f is an external source or sink (i.e., the effects of wells). On the
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interface I' = Q, N Qg between the two regions, the fluid obeys the principle of mass
flux continuity, continuity of normal stress, and the special Beavers-Joseph-Saffmann
boundary condition on the tangential stress [6, 25, 19], which are

us-v=ug-v on T, (1.4)
2uv - Dug - v = ps — pg on I, (1.5)
2-Duy -7 = —aK Y?u, 7, onD, k=12, (1.6)

where « is the Beavers-Joseph-Saffman constant, 7, and 7o denote two orthogonal
unit tangent vectors to the interface I', and v is the outer unit normal vector to 92
(and later to 0€2). Note that (1.6) allows for a discontinuity in the tangential velocity.
Finally, on the outer boundary,

u-v=uy only CO0Q,
p=pp onlpg=00n3\ Ty,
p—2uv-Du-v=pp onlp,=00M\ T,
u-Te =0 ondNNa, k=12 (1.

— =
© 00

=~~~
~— ~— ~— ~—

where uy and pp are given. Let I'p =Tp qUTp s =90\ Ty.

Numerical techniques have been developed for the treatment of Darcy-Stokes
systems, using different finite elements in the two regions (see, e.g., [26, 17, 14, 20, 13,
22,16, 12]). In Arbogast and Brunson [2], a single set of element basis functions apply
equally well to the Darcy and Stokes regions, and so apply naturally to the case when
the two subdomains are intertwined, as occurs in a vuggy medium. Specially modified
transition elements are used to account for discontinuities in the tangential velocity
of the solution. These finite elements were defined for two dimensional domains; we
extend them to three dimensions in this paper, and so define a finite element method
for approximating the solution to our problem (1.1)—(1.10).

By restricting to the basis finite elements, these discrete equations result in a
symmetric system of linear equations of saddle-point form

5 o Bl a

abusing the notation a bit in that the symbols g, f, and p are used in two different
ways, although no confusion should arise. Because the flow is described by different
equations in the vugs and in the porous matrix, and both subdomains are intertwined,
the resulting matrix is highly oscillating and hence, ill-conditioned.

In [2], an inexact Uzawa algorithm was used to solve (1.11), but it required
a good preconditioner to converge at a reasonable rate. The authors noted that
on a 2-D rectangular grid, the = and y components of the solution partition A as

-1
A= {ﬁ” ﬁwy} , and so they took A™! & {A” (11
yx yy 0 Ayy

out to be very effective, but quite expensive to compute, since it still required factoring
two matrices of half size. The use of a simpler preconditioner considerably reduced
the rate of convergence to intolerable levels.

In this paper, we design a multigrid solver for (1.11). It is well known that
a system with highly oscillating coefficients poses serious challenges, since the lack
of regularity of the solution makes it difficult to define multigrid prolongation and
restriction operators.

} . This preconditioner turned
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Operator-dependent interpolation has been proposed for the diffusion equation
(Qq = Q, and no Stokes region appears) with a jumping coefficient K [1, 28]. In these
works, the irregularity of —K/u implies a discontinuity of the gradient of the solution
p, but the product of these two terms, the velocity flux u, should be continuous. The
prolongation operator is designed to preserve the continuity of this flux. Still, from
one point to another in the domain, the equation changes only because the coefficient
changes. Our case is more complicated, because the differential operator itself changes
dramatically depending on the subdomain €, or )4, and for vuggy systems, these two
subdomains intertwine in complex ways.

Another tool used to deal with varying coefficients is algebraic multigrid [24, 27],
in which geometric grids are not considered at all. The starting point is a linear
system and all the arguments come from the analysis of the structure of the matrix.
We did not follow this approach because of the physical nature of our problem. As
explained below, our definition of the prolongation operator is based on an interpre-
tation of coarse grid quantities as average fluxes on coarse grid edges, the use of mass
conservation, and the analysis of the relative orders of magnitude of the fluxes in the
Darcy and Stokes subdomains.

The choice of multigrid smoother is also quite important. Standard Uzawa
smoothing is not very robust. We develop a new Uzawa smoother that works well for
our problem. It is based on taking an optimal step in a good search direction. We
prove that the coarse grid equations at all levels are well posed and show numerically
that our algorithm has a measured convergence factor independent of the size of the
system, at least when there are no disconnected vugs. Our method is also suitable
for parallelization, which we plan to do in the future.

We then use our solver to investigate by simulations the macroscopic flow prop-
erties of vuggy porous media. Flow properties had been previously studied in the
two dimensional case in [3, 11]. We confirm and extend these computational results
in three dimensions by considering straight vug channels, constricted vug channels,
meandering vug channels, and disconnected vugs. Our three dimensional numerical
studies show that the orientation, shape, and, most importantly, the interconnectivity
of the vugs determine the macroscopic effective permeability of the medium.

A brief outline of the paper follows. In §2; we present our finite element method for
three dimensional domains. In §3, we present our multigrid solver for the discretized
system. Most importantly, we define our prolongation operators motivated by physical
principles, present our new Uzawa smoother, and verify that our procedure is well
defined. In §4, we present some numerical tests of the multigrid solver, showing that
it works well in practice. Finally, in §5, we present our study of effective permeabilities
of vuggy media.

2. Discretization of the differential system. We rewrite the system as a
variational problem (for more details, the interested reader may consult, e.g., [20, 4,
2]). First some notation. Let L*(w) = {f : [ [f(2)]*dx < oo} denote the usual
Lebesgue space of square integrable functions on the domain w, let H*(w) denote
the Sobolev space of functions in L?(w) with distributional derivatives up to order k
in L?(w), and denote the usual Hilbert space of vector-valued functions H (div,w) =
{ve(L?w))?:V-veL?w)}. Weneed the function spaces

Vy ={veH(div,Q): vy =v]q, € (H'(Q))*, v-v=1onTy,
and v -7, = 0 on 90, NI, k =1,2},
W =L*Q) (W=L*Q)/Rif 'y =09Q).



4 T. ARBOGAST and M. SAN MARTIN GOMEZ

We let (-, ), denote various L?(w) inner products, depending on the arguments. For
scalar functions, (11,%2)w = fw ¥1(x) Yo (x) dz. When these are vectors, we have
(1,¥2)0 = (Y1 - 2, 1) = >;(¥1,i,¥2,i)w, and when these are matrices, we have
(1, ¥2)w = (1 1 92, D) = 37, s (V1,55 V2,5 -

The variational formulation of the boundary value problem (1.1)—(1.10) is to find
velocity u € V,,, and pressure p € W, such that, for all v.e Vg and w € W,

2
2u(Du, Dv)q, + Zu(aK_1/2us “Thy Vs TE)T

k=1 (2.1)
+ (K 'a,v)a, — (p, V- v)a = (9, V)a — (pD, V- V)rp,
(V-u,w)o = (f,w)a. (2.2)

2.1. The three dimensional finite elements. Discretization of (2.1)—(2.2)
is achieved using a standard Stokes finite element space [5, 15|, modified to allow
discontinuities of the tangential component of the velocity along the Darcy-Stokes
interface. To do this, we must assume that both € and ;4 are unions of rectangles,
so I' does not cut any element. We define our elements in three dimensions, which
are a generalization of the elements presented in [2] for two dimensional domains.

Let E = (—a,a) x (=b,b) x (—c,c) be a reference rectangular element in R?. On
this element, the pressure is approximated by a constant.

To define the velocity approximation, we concentrate on z-velocity components,
the other components being analogous. Let @Q; ;x(E) be the space of polynomials
defined on E of degree i in z, j in y, and k in z. Let B be the “bubble” polynomials
on E of the form

B;'F(:v,y,z) (LL' + a)(y2 - b2)(2’2 - 02)'

~ Bab2c?
On each unmodified element, the z-velocity is approximated in the space
Vi = Qu1,1(E) +span{B;, B},

i.e., trilinears augmented with the span of the two bubble functions.

The choice of finite element basis is critical to the sequel. We have 10 degrees of
freedom for each Cartesian direction. We choose the value at each of the 8 corners of
the three dimensional rectangle as a degree of freedom,

v(+a, +b, £c).

We also choose the average flux per unit area through the faces perpendicular to the
given Cartesian direction, i.e.,

1 b c
m/_b/_ v(ta,y, z) dz dy.

The nodal basis includes BF, since

I 0 ifz=—a
B (+a,+b,4+c) =0 d — B dzdy = ’
Heathot) =0 and g [ [ B dzdy {1 S

that is, B} is the function whose average flux per unit area through the face x = a
is 1, and the rest of its degrees of freedom are equal to 0 (i.e., its corner values and
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average flux through face x = —a). The function B, is similar, but the roles of the
two faces are interchanged. The rest of the nodal basis is given by

9
8abc 32ab2c? (z£a)(y* —a*)(=* —7),
which are the functions in Vi  with all degrees of freedom equal to 0 except for the

value at corner (+a,=+b,+c), which is 1. In terms of the 10 nodal basis functions,
then, the unmodified space is

1
Vigabte(®,y,2) = ——(xxa)(yxb)(zLc)—

T
VE,s :spa’n{vfa,fb,fc; ’Ua,fb,fcv v*(l.,b,*Ca ’Ua,b,fcv
- +
V—a,~b,cy Va,~b,csy V—a,b,cy Va,b,cs B;Eu B;E }

This element was defined and analyzed in [5] for Darcy flow.

The standard elements need to be modified near the Darcy-Stokes interface I' to
allow for tangential discontinuities in the velocity. We accomplish this be removing
corner degrees of freedom. However, we do not merely remove basis functions; rather,
we must reduce the dimension of the polynomial space. Moreover, to reduce the size
of the overall system as much as possible, we remove all unnecessary corner degrees
of freedom in the Darcy domain.

If F is a Stokes element, i.e., E C (), then we need to apply the symmetric
gradient to u and v, so we need to approximate by a continuous finite element.
Therefore we keep all corner degrees of freedom in the Stokes elements. However, if
E is a Darcy element, i.e., F C 4, we do not necessarily need the corner degrees
of freedom. In fact, we only need them when fluid flows from a Darcy region into a
Stokes region (i.e., normal to I').

For Darcy elements strictly away from I', we use elements without corner degrees
of freedom. These are the standard lowest order Raviart-Thomas finite elements [21,
10, 23]. The z-component basis functions are

_ 1 (
~ Sabe
which are functions whose average flux per unit area through face x = +a is 1 and
average flux through face x = Fa vanishes. The Raviart-Thomas space has these 2
degrees of freedom, and in terms of its nodal basis, it is

Vi a = Qu00=span{R;, RI}.

A transition element E is a Darcy element that abuts a Stokes element at I". If
two elements abut along the x-direction, the z-component of the transition space is
a mixture of Vg - and Vi ;. In terms of its nodal basis, we define

+
Vg,i = span{Viq,—b,—c, Vta,b,—cs Vta,—bes Vtab.cs RY, B},

which has 6 degrees of freedom: 2 average face flux degrees of freedom at © = —a and
2 = a, and 4 corner degrees of freedom at x = +a (and y = —b,b and z = —¢,¢). In
other words, we remove the corner degrees of freedom on face z = Fa, and replace
the bubble function by the Raviart-Thomas function.

We thus have 4 types of finite elements for z-components, as illustrated in Fig. 2.1,
and analogous elements for y- and z-components. This results in 12 vector valued
finite elements overall, which are

— z Y z
VE»‘LB»V - VE,a, X VE,[}, X VE,’y,7
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P Y

A D
T xT T T
VE VE q Vg 4 Vi _

Fic. 2.1. The degrees of freedom for the 4 types of elements for x-velocities. The times symbol,
X, represents the average face flux, and the quarter circles represent corner values. The first is used
on Qs, while all four may be used on 4.

where «, (3, and y are one of s, d, or 4, having from 6 to 30 degrees of freedom.

REMARK 2.1. In [2], in two dimensions, several more transition elements were
defined. In each coordinate direction, there are 16 types, because one is allowed to
keep 0, 1, 2, 3, or all 4 corner degrees of freedom. (Up to symmetry, then, there
are seven types of elements.) Here we have disallowed such freedom, and required
the finite element to have 0, 4, or all 8 corner degrees of freedom (so as to reduce the
number of corner degrees of freedom as much as possible). Because the case of 4 corner
degrees of freedom requires them to all lie on the same face normal to the coordinate
direction, we have only 4 types of elements (or, up to symmetry, only 3 types). This
considerably simplifies the computer coding exercise. Of course, one could define the
additional finite elements if one wished to allow more flexibility as in [2].

2.2. The finite element method. Let us assume now that Q ¢ R? and that
both Q4 and 4 are unions of rectangles. Let 7 be a rectangular, conforming finite

element partition of 2 with maximal mesh size h, such that each element is within
Qg or ;. We easily define

W, = span{wg : E € T,} C W,

where wg is simply the characteristic function of the element E (i.e., 1 on the element
and 0 elsewhere).

We define now a nodal basis for our velocity finite element space V;, C V. It is
somewhat difficult to describe it, however, so we will define z-components first. For
E € Ty, let (if they exist), F_ be the element immediately to the left, and E the
element to the right (in the z-direction). Then the ax-component of v, € V, satisfies

Vi s if EC Qg or ECQqand E_UE; CQs,
Vi, UHECQqE_ CQq, and By C Qg
Vi i ECQq, E_ CQ, and Ey C

- .
F.d otherwise.

[UAPRS

This way, we have corners on Darcy elements only when they abut Stokes elements
on I'. We have similar rules for y- and z-components. Alternatively, one can view
the construction as follows. Use Vg ¢ on Stokes elements, Vg 4 on Darcy elements,
and add in corner degrees of freedom on Darcy elements from Vg _ or Vg when
necessary, i.e., when flow travels from Darcy to Stokes, or vice versa.

Now the definition of Vj; C Vj is clear: we choose our local elements as above,
and match corner and face degrees of freedom. Normal components are always con-
tinuous, so V;, C H(div; ). Moreover, since we maintain corner degrees of freedom
in the Stokes domain, V;, C H'(Q), as required. By imposing the outer boundary
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conditions, i.e., by removing normal degrees of freedom on I'y and all tangential de-
grees of freedom, we have our space. Further, Vy ,, is given by setting the normal
degrees of freedom appropriately.

For our finite element method, we seek u;, € Vy,,, and p, € W}, such that, for
all vy, € Vi, and wy, € Wy,

2
2,u(Duh, DVh)QS + Z ILL(OzK_l/2uh_’S “TkyVh,s * Tk)p

k=1 (2.3)
+ (K ap, vi)a, — (rs V- vi)a = (9, Va)a — (D, Vi - V)rp
(Vup, wp)a = (f, wn)a- (2.4)

By restricting to the basis finite elements, these discrete equations result is a sym-
metric system of linear equations of saddle-point form (1.11), where

2
Aivj = 2:“(Dvgw DV;L)QS + Z ,U(OéKil/QVi)S © Tk, V;z,s . Tk)p

—1 (2.5)
+ (K], v ),
By = —(w}, V- Vi), (2.6)
9i = (97"2)9 - (PD,VZ “V)rp,

fi=—(f,wh)a-

Since T is restricted to grid lines, at least one of the three terms that appear in
the formula for A; ; vanishes. To make a rough estimate of the order of magnitude of
these terms, note that in the CGS unit system, 1 ~ 1072, « =~ 1 and K ~ 10~'°. For
our finite elements, the derivatives of v} ~ h™!, so in dimension d,

;L(Dvi, Dvi)a. ~ phd=2 ~1072p472,
/L(CYK_I/2V%75 T,V T)D ~ paK ~V2pd= L 103pd
M(K_lvi,vﬁl)gd ~ uK~1hd ~ 108h4.

These would be comparable if h ~ 10~° cm; however, one would not normally expect
such a fine grid, since this would be below the pore scale (of perhaps 1072 cm) and
Darcy’s law would not be expected to hold. Rather, h ~ 1cm is expected, so there
are large variations in the sizes of the matrix elements of A, and one should expect
that the linear system (1.11) is very ill-conditioned.

The condition number of matrix A for different systems is shown in Table 2.1.
The domain is 8cm X 8cm X 4cm and the mesh size is A = 1cm. We include five
cases: (1) a Darcy domain with uniform permeability of 1md, (2) a heterogeneous
Darcy domain with a permeability variation of 4 orders of magnitude, (3) a Stokes
domain (using only a 4cm cube domain), (4) a Darcy-Stokes system with a hetero-
geneous Darcy subdomain with an isolated vug, and (5) a Darcy-Stokes system with
a heterogeneous Darcy subdomain and a connected vug. Notice the large condition
number of matrix A for vuggy systems, and how much larger it is than for both simply
heterogeneous porous media and pure Stokes systems.

2.3. Convergence of the finite element method. An optimal order conver-
gence result for the two dimensional version of (2.3)—(2.4) was proved in [2]. All the
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TABLE 2.1
Condition number of matriz A for different types of systems.

Type of system Matrix size | Condition number
Darcy homogeneous 896 x 896 9.9124e+4-03
Darcy heterogeneous 896 x 896 8.3731e+05
Stokes only 615 x 615 2.1497e407
Darcy-Stokes (isolated vug) 968 x 968 3.7116e+11
Darcy-Stokes (connected vug) | 998 x 998 6.8248e+11

arguments can be readily extended to the three dimensional case (see also [5]), and
we have the following theorem. For the notation, || - |/, denotes the usual norm in
the Sobolev space H™(€Y;), for m = 1,2 and | = s,d, and || - |0, is the L?(£;) norm.
Also, Py : L?(2) — W), denotes the L? projection operator.

THEOREM 2.1. Assume that the solution (u,p) and data of (2.1)-(2.2) is suffi-
ciently smooth so that all the norms that appear below are finite. Then, there is a
constant C' such that

lu—unll1s + lu—uanlod+I[p—prlo
< Ch(llgll1,a + [[all2,s + [allr.a + [[pll1s + |pll1.a + [[pDll1rp)-

Moreover, PwV -up = Pw f.

(2.9)

3. A multigrid solver for the discretized system. For ease of exposition,
we present this part of the work in two dimensions, although it easily generalizes to
three dimensional flows. For a detailed treatment of multigrid methods, we refer the
reader to [28, 9, 18]. In the next subsection, which the experts can skip, we present
the main ideas of multigrid.

3.1. A review of multigrid. Suppose we want to solve the system
th = b, (3.1)

where matrix Lj represents the discretized version of a partial differential operator
with certain boundary conditions, and x and b are the finite element basis coeflicients
of functions defined on a certain grid G}, with mesh size h.

Most iterative methods efficiently reduce the high frequency components of the
error x — x", where " is the approximation to x obtained after the nth iteration.
However, they do not remove the low frequency components. If we try to solve (3.1)
using such a smoothing procedure, we will observe that, after a number of iterations,
the reduction in the magnitude of the error becomes very small. In order to overcome
this difficulty, we need a better method to eliminate the slow components of the error.
We observe that the notion of high frequency or low frequency for a function defined
on a grid depends on the mesh size. A grid function which is “slow” relative to a grid
with mesh size h becomes a relatively faster signal when restricted to a subgrid with
mesh size 2h.

Suppose now that we apply a number of smoothing iterations and obtain an
approximation xj, to the exact solution z of (3.1). If y solves the residual equation

Lhy =Th = b— thh; (32)

then z, +y = x is the exact solution of (3.1). We also know that high frequency
components have been removed from the error x — xj, so y = x — x should contain
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only slow components (relative to grid Gp). Thus, we “solve” (3.2) on a coarser grid
with mesh size, say, 2h. Let Gap be such a grid. We need to define some version of
the operator Lj for grid Gsj. Denote this new operator by Lop. We also need to
define the right hand side for the new equation. To this end we define a restriction
operator Rih. The residual equation posed on grid Goy, reads

Lonyon = Ry, (3.3)

where the unknown ys;, is obviously a function defined on grid Gap,.

Once we solve equation (3.3), we need to add this coarse-grid correction to xj, but
first, we need to prolongate o to a function defined on Gj,. Define a prolongation
operator Pth, and then a better approximation to x should be given by

/ h
Ty, = Th + Py yon.

It turns out that we do not need to solve (3.3) exactly, we just need an approximate
solution. Therefore we can now follow the same steps we did before: we first apply
a number of smoothing iterations on Gy, and then we solve the residual equation on
G4, and so on, until we reach a sufficiently coarse grid, where an exact solver can be
applied inexpensively.

According to the discussion above, in order to design a multigrid algorithm we
need to specify: (1) the type of cycle, (2) the grid coarsening strategy, (3) the inter-
grid transfer operators (restriction and prolongation operators), (4) the coarse grid
operators, and (5) the smoothing procedure. We will now explain our choices. The
most important aspect is choosing the smoother and prolongation operators.

3.2. Cycle type and coarsening strategy. For the type of cycle, we use
V-cycles, since we found a better balance between the convergence rate and the com-
putational work for these types of schemes than for W-cycles.

For simplicity, we tacitly assume that 7, is a uniform square grid of spacing h.
Let GM = Tj, denote the finest grid. Actually, G™ denotes the nodal points where
the solution (u,p) = (ug, uy, p) of (1.11) is defined (see Fig. 3.1). Then GM = GM U
GS/[ U Géw, where GM| GS/[, GS/[ are subgrids of GM where u, u,, and p are defined,
respectively. (Although the degrees of freedom corresponding to the fluxes are defined
on edges, we will identify an edge with its midpoint, as the figure shows. Also, we
identify each cell where the pressure is defined with its center point.) More precisely,
G consists of the corner points {(ih, jh)} and the edge points {(ih, (j + 1/2)h)}.
Similarly, G} contains {(ih, jh)} and {((i+1/2)h, jh)}, and G3'is {((i+1/2)h, (j+
1/2)h)}.

Let GM~1, ..., G° denote a sequence of successively coarser grids constructed from
GM as follows. First, GM~! is obtained from G™ by removing the corner points, so
GM~1 also has mesh size h. We also have GM~! = GY-1 UG~ UG, where
GM=1 and Gé‘/[ ~1 are obtained from G and Géw , respectively, by removing the
corners, and Géw_l = GZ]‘,/I.

Given grid G*, k = M — 1,M — 2,....1, each cell of grid G*~! consists of 4
neighboring cells of grid G¥, so we coarsen the grid by doubling the mesh size. In the
same way we had for G¥, for each cell of G¥~1 we have a grid point at the center of the
cell where pressure is defined and the midpoint of each edge where velocity fluxes are
defined (see Fig. 3.2). For every k = M, M —1,...,0, we have G* = G’;UGZUG’;, where
the definitions of these non-nested subgrids of G* are now obvious from the previous
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aM GM Gy aM

-—
>< 4
X
X
X

FIG. 3.1. The finest grid GM = GM y Gg/f U G;,VI, Velocities in the x- and y-direction are
defined at corners of elements. Average fluzes are defined on edges. Pressure is constant on each
element.

I hi—1 = 2hy,
X X
—_ >< 4
X X
Glc kal

Fic. 3.2. Grid coarsening for k=M — 1, M — 2, ..., 1.

discussion. That is, for k < M, hj, = 2M~%"1h and G% is {(ihy, (j +1/2)hs)}, GE is
{(G+1/2)hg, jhi) }, and GE is {((i + 1/2)he, (5 + 1/2)h) }-

Notice that this coarsening strategy preserves the cell structure of the finest grid
(except for the corners), which allows us to think of the unknown quantities defined
on coarser grids as cell pressures and edge average fluxes per unit length. This way
of thinking will guide us in the design of the prolongation and restriction operators.

3.3. Intergrid prolongation operators. For each k = M, M —1,...,0, let V¥,
Vyk, and Vpk denote the set of real valued functions defined on grids G¥, G’;, and G’;,

respectively, and let V* = VF x Vpk, where VF = VF x Vyk. We need to define the
prolongation

PE.yvEL vk k=1,2,.. M—1. (3.4)

We will define P* in such a way that P*(u,p) = (P*u, szp), where P¥ . VF-1 - VEk
and P]f : V;f_l — V;f. In matrix notation, P* will be block diagonal,

Pt 0
sz{ N }?], (3.5)

so that prolongation does not mix velocities and pressures.
We need to distinguish cases k = M and k < M.

3.3.1. Definition of the prolongation when k£ = M. Since Gfow = Gé”_l, we
simply set PpM to be the identity operator on V;DM_I = V;DM.

Now let u € VM=1 and let PMu = w = (w,,w,) € VM be defined as follows.
Recall that GM =1 comes from GM by deleting the corners. We let PM be the identity
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on the face degrees of freedom. That is, if ¢ = (ih, (j +1/2)h) € G\ G} (i.e., not a
corner point), then we set w, (t) = u,(t). Similarly, if t = ((i+1/2)h, jh) € G}'\ G,
then we set wy () = u,(t).

For a corner t = (ih, jh) € GM N Gy, we have two possibilities. If the 4 elements
that share the corner ¢ are Stokes elements, i.e., they are contained in €2, then we do
not expect to find jumps in the solution. We recall that the order of the interpolation
should be at least the order of the differential operator minus 1 [9], so we use linear
interpolation. Thus we define

Wy (Zh,jh) = (uoc(lha (.] - 1/2)h) + ur(lha (.] + 1/2)h)),

wy (ih, jh) = = (uy((i — 1/2)h, jh) + uy((i + 1/2)h, jh)).

N =N =

The second possibility is that at least one of the four elements that has ¢ as a
corner is a Darcy element, in which case we simply set

we(t) = wy (t) = 0.

We remark that, based on the physical considerations of a simple model problem in the
next subsection, the tangential velocity on the Darcy-Stokes interface is approximately
10* times smaller than the flux per unit length in the Stokes domain (see (3.7) below).
Based on this argument, if, say, the top 2 elements were Stokes, we should have set,
say, wy (t) = 10~ *u, (ih, (j +1/2)h). However, in practice we saw very little difference
between this and simply taking w, (¢) = 0.

3.3.2. Physical considerations and element edge classification. The cor-
rect design of the prolongation operators for £k < M turns out to be an important
factor in obtaining a convergent multigrid algorithm. From a physical point of view,
the problem is that the medium contains vug channels that support very high flow
rates. This makes prolongation difficult. In order to gain some insight about the
orders of magnitude of the velocity on the Stokes and Darcy subdomains, we analyze
at the following simple model case. Consider a Darcy-Stokes system that consists of
a channel of width [ limited above and below by a porous medium (see Fig. 3.3). The
flow in the channel satisfies the Stokes equation, and the flow in the porous medium
obeys Darcy’s law.

Darcy

Stokes |

Darcy

Fic. 3.3. A Darcy-Stokes system with a central channel limited by porous rock.

Assume that we have a constant pressure gradient, —dp, in the z-direction, that
the flow is stationary, and that the channel is infinitely long in the z-direction, so
that the velocity field does not depend on the x-coordinate. (Although the action of
the prolongation operator we will construct is local, these assumptions and our model
case will prove useful for our purposes.) Let u(y) denote the velocity of the fluid in
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the z-direction. The Stokes equation for the velocity field in the channel and the
Beavers-Joseph-Saffman boundary condition take the form

—pu”(y) —op =0,
u'(0) = aK ~1/2u(0),
u' (1) = —aK Y 2u(l),

and the solution is

1, 1 IK1/?
=(-=— — op.
u(y) ( AR vl KL

1/2 2
IK l )5]9'

1 l
The average velocity in the channel is 4, = ~ / u(y)dy = + —
L Jo 2ua 12p

On the other hand, Darcy’s law implies that ug = —dp. Thus, the ratio of average
I
Stokes to Darcy flow is

Usg l 2 2

- ~ ~ 10° 3.6
g 2aK1/2 + 12K 12K ’ (36)
assuming o ~ 1, K ~ 107'%cm? and [ ~ 0.3cm. Moreover, the velocity on the
lK1/2
interface is u(0) = u(l) = ——4
interface is u(0) = u(l) 2 D, SO
Us l l
Us 14 2 & % ~q0h) (3.7)

u(0) T RIE

That is, the flow in the Stokes channel dominates, being about 108 times larger than
that in the porous medium and 10* times larger than the velocity on T.

However, this large difference in velocities are not expected when the vugs do
not form channels. Such disconnected vugs, i.e., a region of adjacent Stokes elements
completely surrounded by Darcy elements, must be treated more like the Darcy region.
We thus classify the edges on each grid according to the magnitude of the flux that
we expect to observe.

We begin on the finest grid GM. If an edge is shared by at least one Darcy
element, then we expect the flow through this edge to be relatively small, and we say
that this is a D-edge. If an edge is shared by two Stokes elements, then it may be
part of a channel, with relatively large flow, or it may be within a disconnected vug.
So we first label every edge that has two adjacent Stokes elements as an S-edge. Then
we run a few smoothing iterations on the finest-grid, which will be enough for us to
get an idea of the order of magnitude of the flux through every edge. If after a few
smoothing iterations, the flux through an S-edge is “small” (less than, say, 10~ times
the expected channel flow), then we relabel it as an S-d-edge.

On coarser grids G* (k < M — 1), if an edge contains at least one finest-grid edge
of type S, then we label it as an edge of type S. If an edge is not of type S and it
contains at least one finest grid edge of type S-d, then we say that it is an S-d-edge.
Finally, an edge on a coarser grid which consists only of finest-grid D-edges will be a
D-edge. In this way, we obtain an estimate of the global channeling behavior of the
medium, which we will exploit in the prolongation.
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3.3.3. Definition of the prolongation when k£ < M. We now consider the

case k < M. To prolongate the pressure, if ¢ € Vpk’l, we set the finer grid pressures
equal to the coarse grid pressure; that is, we define (see Fig. 3.4)

Prq(ce) = qlc), €=1,2,3,4, (3.8)

where ¢, € {((i £1/2)hy, (j+1/2)hi)} and ¢ = (ihy, jhi). The mapping Py is clearly

injective.

Gt G
(7 + Dhx (7 + 1)hi
| P A | a
JhiA X — Jhi
& |
(J = Dhy | (= Dh
(i — Dhk ihr (14 1)hg (i — Dhg ihy (i+ 1)hyg

Fic. 3.4. Pressure prolongation from G§71 to Gﬁ, k < M. The pressure in each of the 4 finer
cells is set equal to the pressure in the coarser-grid cell.

Let u = (ug,uy) € VE1 and let Pfu = w = (w,,w,) € VF. According to
Fig. 3.5, u is defined on the coarser-grid edges e1, ez, e3, and e4, and we should define
w on the finer-grid edges {e;+ }i=1,.. 6.

Gh-1 Gk
I+ 1)h ' |+ 1)h : i
(j + 1)hg 6'2 (G + Db, €a_ €oy
Pk 163+ €6+ €4y
ihi+ e es -+ . ih | =
Jhrte3 4 L S
1es3_ 1€6— 1€4_
' €1 . €1— e
(j — Db +— (G = g A—r——+F
(Z — 1)hk th (Z + 1)hk (Z — 1)hk th (Z + 1)hk

FiG. 3.5. Velocity prolongation for k < M. If w = PFu, then u is defined on ey, ea, e3, and
e4, and w is defined on {ej+}i=1,...6-

We first define w, on the coarse grid boundaries eq+ = ((i + 1)hg, (7 £1/2)hg),
using only u, on eq = ((i+ 1)hy, jhy) for consistency between elements. If we assume
that v and w approximately describe average fluxes, then

2hpuy(eq) = hy (wm(e4+) + wm(e4_)).

According to the discussion in the previous subsection, the orders of magnitude of
wy(e4+) and wy(e4—) should be in the ratio
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where
1 if e1 and €9 are edges of the same type,
% ~10% if g; is an S-edge and &5 is a D-edge or S-d-edge,
dler,e2) = % ~10~% if g, is an D-edge or S-d-edge and e, is a S-edge, (3.9)
10 if £ is an S-d-edge and &5 is an D-edge,
0.1 if £1 is an D-edge and e is an S-d-edge.

The latter two cases might be set to 1, but empirically we found that the above choice
gave good practical results, although convergence is not particularly sensitive to this
choice. We therefore define

2 2
—ug(e and wg(eq ) = Uy
T )= 15g,

(ea).

Wy (€4+) =

We similarly define wg(es+), wy(ei+), and wy(eas). That is, in general,

wi(gi) = %UI(E) and wy(gi) = 2

= Triee uy (€). (3.10)

1+ ¢(E$a E:I:) .
Note that (3.10) implies that P is injective. Since P]f is also injective, P* itself is
injective.

We now define our prolongation in the interior of the course element at e51 =
((i£1/2)hy, jhi) and e+ = (thy, (j£1/2)hi) (see Fig. 3.5). Let eg denote the union of
edges eg— and egy. If there are no sources inside the element, then an approximation
of the total flux through eg is given by the average of the fluxes that enter the element
through edges e3, ea— and e;_, and exit the element through edges e, ea1, and ey.
Let uy(eg) denote this flux, which is then

Uz (€g) = i [2us(e3) +wy(e1-) — wy(ea-) + 2uz(eq) + wy(eas) —wy(ers)]. (3.11)

We now use (3.10) to distribute the flux over the finer edges. Similarly, we define

uy(es) = 7 [2uyler) + wales) —wiles) +2uy(es) — waless) +weleas)], (312)

and then wy(es+) from (3.10).

In summary, our prolongation operator is designed to prolongate fluxes in a phys-
ically appropriate way. As we noted, the difficulty is that vuggy media tend to contain
Stokes channels with high flow rates. Our prolongation tries to recognize this fact.
Initial smoothing identifies the channels. High fluxes in Stokes channels across coarse
edges are prolongated in such a way that they are biased to the side containing the
Stokes elements, and away from Darcy elements. This preserves the channeling struc-
ture throughout the multigrid procedure and improves convergence.

3.4. Restriction and coarse-grid operators. We need to define the analog of
(1.11) for each grid. One possible choice is to consider the finite element space associ-
ated to the corresponding elements or cells. However, it has the serious disadvantage
that the functions of these finite element spaces are continuous in the interior of every
element. A discontinuity on a segment of the Darcy-Stokes interface contained in the
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interior of an element would not be allowed on coarser grids. Therefore, we will use
the so called Galerkin coarse grid approximation, where the discrete operator for level
k is recursively given by

Ly = (R")!' Ly P*™, k=M—1,M—2,...,0, (3.13)

where Ly is given by (1.11) and R¥ is the intergrid restriction operator.
To maintain symmetry of the coarse-grid operators, we set

RF = (PMO VML vk =M —1,M -2,...,0. (3.14)

LEMMA 3.1. Let Ly be the matriz of system (1.11), and set AM = A and
BM = B, where A and B are given by (2.5)—(2.6). For each k = M — 1,...,0, let L,
be the discrete operator given by (3.13). Then Ly, k= M, M —1,...,0, has the form

Ak Bk
Ly = {(Bk)t 0 } , (3.15)
where AF is symmetric and positive definite. Moreover, when k < M,
Ak _ (Pk+1)tAk+1Pk+l (316)
kE _ (pk+1yt pk+1 pk+1
B = (P;")' B Py (3.17)

Proof. Because prolongation (3.5) does not mix velocities and pressures, it is easy
to compute successively from (3.13) that

Lk _ (Pk-i-l)thJrlPk-i-l
(Pk+1)t 0 Ak+1 Bk-‘rl Pk+1 0 Ak Bk
N P SR P
as claimed, with (3.16)-(3.17) holding. Clearly (2.5) shows that A = AM is positive
definite. Since PF is injective, A* is also positive definite for each k = M —1,...,0. O

3.5. Smoothing procedure. The difficulty in finding a good smoother for
(1.11) is that the system, as we saw earlier, is extremely ill-conditioned. We present
here a new smoother that has worked well for our problem. In order to abbreviate the
notation, we explain the smoothing procedure for the finest grid. Because of (3.15),
everything is valid for coarser grids, except for minor differences that we will mention
below.

Suppose we have computed an approximation (u", p™) to the solution (u, p) of sys-
tem (1.11), and we want to compute a better approximation (u"*1, p"*!) by smooth-
ing the error. The first step of our method is to find the directions along which we
should modify (u™,p™). In other words, we try to find optimal vectors ¢ and ¢ to
define (u™*1 pntl) as

Wt =t 4 By,

. ) (3.18)
Pt =p" + ag,

for appropriate values of a and ( that will be determined in the second step of our
procedure.
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If v and ¢ are “good directions,” it is reasonable that they should approximate
the errors ¢ = u — u" and ¢ = p — p”, and therefore can be obtained by computing
an approximate solution of

EESIME L (319

where " and s™ are the residuals
r* =g — Au" — Bp", (3.
s" = f — B'u". (3.

0)
D

We obtain an approximate solution of (3.19) using the Uzawa algorithm [7, 8].
Let A~! be a preconditioner, or approximate inverse, of A, such as given by taking

A = diag(A) (i.e., A is diagonal and A;; = Ay for all indexes ). Also let C~' be

a preconditioner for B!A~1 B, such as C' = diag(B'A~!B) (we return to this choice

near the end of this subsection). Then Uzawa iterations, indexed by ¢, are given by
P =t +aAT (" — Apf — Bg'), (3.22)
¢é+1 _ ¢é + bC_l(Bthl _ S"), (3'23)

2
2

where a,b > 0 are damping parameters. We generally obtained good results with
a = b between 0.4 and 0.8. We note that if A~! and C~! were exact preconditioners,
the scheme would converge in very few iterations. We perform a number L of Uzawa
iterations starting with ¢¥° = 0 and ¢° = 0, and set v = ” and ¢ = ¢”. The value
for L is problem dependent. We obtained good results with L between 5 and 40 for
the problems we solved.

Once we have computed ¢ and ¢, the second step of our smoothing procedure is
to find optimal values for o and f in (3.18). We search for the values of a and /3 that
minimize the residuals corresponding to the (n + 1)th iteration. More precisely, we
minimize

R = wy,|[r" T2 4 wp|s" T,
where w,, = 1/(1 + [u"|?) and w, = 1/(1 + [p"|?) are weights used to normalize the
residuals. Notice that (3.18) implies
Pt = aB¢p — A,
Sn+1 _ Sn _ ﬁBtw,
so a and [ will be the solutions of the pair of linear equations
w, (r" — aBg — BAY) - B =0,
wy (r" — aBg — BAY) - A + wy(s" — BB'Y) - Bl = 0.

The determinant of the matrix is

D = Z2Bg2|B'|* > 0,
Wy,

SO
a=p{ (L2iBwp + 1avP )i Bo - v Bo (s v+ L2 5ty ) | 32)
D Wy, Wy,
5= 5{ - @ an o)+ 1Bop (s v+ v i) | (3.25)
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We summarize our smoothing procedure. Given an approximation (u™,p"), we
first find directions ¢ and ¢ by running a few Uzawa iterations for system (3.19). Then
we compute o and 3 using formula (3.24)—(3.25), and finally we define (u"*! p™+l)
as given by (3.18).

We suggested above a simple diagonal preconditioner C~! = (diag(Bt/l_lB))_l
for B'A~!'B, which is efficient to apply but not very effective for our highly ill-
conditioned system. We can improve this preconditioner by applying it in a Jacobi
type iteration. That is, when we wish to solve B'!A~'Bv = w for v, we compute it
from several iterations (generally from 5 to 40) of

"™ = o™ 4 (diag(B'A7'B)) " (w — B' AT Bu™), (3.26)

which is still quite efficient, since we use A in place of A. That is, we precondition
BtA~'B with (diag(B*A~!'B))~! in a Jacobi iteration.

Regular Uzawa sometimes does not smooth our Darcy-Stokes system when ei-
ther the original or modified preconditioner for B*A~!B is used. However, our
two step Uzawa procedure is much more robust. It sometimes smooths when C' =
diag(Bt/l_lB), and generally always smooths (for appropriate choices of parameters)
when the Jacobi type C ! is used. That is, our two step Uzawa procedure is valuable
when we do not have a very good preconditioner for B*A~! B, which is necessarily
true for the three dimensional Darcy-Stokes system.

As we mentioned above, since the coarser grid systems also have a saddle point
structure (see (3.15)), our smoothing method is valid for every grid by replacing A by
AF and B by B*. However, for the sake of efficiency, we apply the following minor
modifications to the preconditioners, since it is inefficient to compute the diagonal of
AF for each level. If k < M is the grid level, instead of using A¥ = diag(A*), we use

R mgl 0 0
AF=1 0 m, 0 |,
0 0 m,l

where, if we let A* be the block of A* corresponding to degrees of freedom in the
z-direction, then

My = miaXIAm,nL

and similarly for the other blocks.

At every grid level, we stop performing smoothing iterations after we have per-
formed at least a few (such as 4) iterations and when either the smoothing rate, given
by the ratio between the lo norms of the residuals corresponding to two consecutive
iterations, becomes larger than a prefixed value, or the norm of the residual becomes
small enough. In our cases, the tolerance for the smoothing rate was 0.98 and the er-
ror tolerance for the residual norm was approximately 1072. As we explained in §3.1,
when we stop the pre-smoothing, we move to the immediately coarser grid to find
an approximate solution of the residual equation. When we stop post-smoothing, we
prolongate our solution to the immediately finer grid and add it to the approximate
solution that we have at this level.

3.6. Simplification of B*. In this subsection, we show that the action of the
operators (Bk)t, k= M,M —1,...,0 are easily implemented, because they have a
simple divergence structure made clear below.
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Let w{L :  — R be the basis function equal to 1 on element F; and 0 elsewhere.

Let vZ’e be the basis function with unit average flux on edge e;, and let Vﬁl’c be the
basis function with value 1 at corner C;. Now the entries of matrix B (see (2.6)) have
the form

Bij=BY = —(w],V-v;®)E, = —(w],v};*  V)og,
—h if £ = e and Ej is located to the left of or below e;,

(3.27)
=qh if £ =e and Ej is located to the right of or above e;,

0 otherwise.

That is, B is a matrix of negative divergence type, in that it is constructed as
B'u(c) = —h(u(e2) — u(er) + u(es) — ules)), (3.28)
where (see Fig. 3.6) ¢ = ((i + 1/2)h, (j + 1/2)h), e1 = ((i + 1/2)h, jh), e2 = ((i +

GM
(J+Dh I
€2

G+1/2htes  x  eat

ih (i+ 1)h
(i+1/2)h

FIG. 3.6. A typical cell of grid GM.

Now

B = (PM)mi B (B ks = D (P )i Bonj,

m,k m

has the same form as (3.27), since Plfw is the identity and P2 merely removes corners.
That is, BM~1! is obtained from B by removing the identically vanishing rows that
correspond to corner points of the finest grid, and so (3.27) holds for BM~! and
(BM-1)t . yM-1 V;DM —! is again the negative discrete divergence operator.

We have that (B¥)" : VF — V¥ is the negative discrete divergence operator for

k=Mandk=M-—1,s0let k < M—1andu € VF~!. Using the notation in Fig. 3.7
and the definitions of the matrices (3.17) and prolongation operators (3.8) and (3.10),
we have by induction that

(B* ) u(c) = () (B")" Pulc)

4
= _(BY)'Plu(c)
i=1

= —hy,[PFu(es—) + Pu(eay) — Pru(ei—) — PFu(ery)
— PFu(es—) — PFu(esy) + Piu(es—) + Pru(es)]
= —hi—1(u(e2) — u(er) — u(es) + u(es)),

(3.29)
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wherein we have used that the terms corresponding to internal edges in Fig. 3.7
cancel out because the contributions from the two elements that share each edge have
opposite signs, and also that 2hj, = hi_;. Thus, we conclude that (B*)* : VF — Vpk
is the negative discrete divergence operator for all k = M, M — 1, ...,0.

€2
. €2— €2+
(J+ Dhy : =
€3++ X 1t X €4
+ s N +
jhk €3 } - } €y
€3—1 X 1t X t€i-
C1 (6]
(J = Dhy '
€e1— &
1 el 1+

(i —Dhg ihy (14 1)hs
FIG. 3.7. Finer grid G* within coarser grid G*—1.

REMARK 3.1. In general, it is not possible to construct A¥ more simply than as
given recursively in (3.16). However, we have shown that, in the natural basis of §2.1,
each (BF)' is easily constructed as a negative discrete divergence, and, conversely,
each B is a discrete gradient. We used this observation to write a simpler and more
efficient computer code to implement the multigrid procedure.

3.7. Solvability. We now prove that the coarse-grid operators Ly, given by (3.13)
are nonsingular.
THEOREM 3.2. Assume the hypotheses of Lemma 3.1. IfT'p # (), then the system

Liyz=c (3.30)

has a unique solution x € V¥ for any c € V¥, fork = M,M —1,....0. If Tp = 0, then
(3.30) has a unique solution x = (u,p) up to p being restricted to the space Vpk/R.

Proof. Since Ly is a square, finite dimensional linear system, existence and unique-
ness of a solution is equivalent to uniqueness at ¢ = 0. In that case, for x = (u, p), we
have that

ot Lo {utAku + utka] [O]
kL = = )

p'(B*)tu 0
which implies that u!A*u = 0, since u! B¥p = p*(B¥)!u = 0. Since A* is symmetric,
positive definite by Lemma 3.1, we have v = 0. Then Lg(0,p) = 0 implies that
BFp =0.
We proceed with a standard argument. Consider the auxiliary elliptic problem
V-y=p in Q,
Y =—-V¢ in
¢=0 on I'p,
v-v=>0 on ['y.

The lowest order Raviart-Thomas [21, 10] finite element discretization on grid G*
gives a saddle point system with our discrete divergence matrix B*. If I'p # (), there
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F1a. 4.1. Left: A Darcy-Stokes system obtained from Fig. 4.3 by removing disconnected vugs.
Darcy elements are in black, and Stokes in white. Right: Fluid velocity obtained with our multigrid
algorithm. Arrows indicate the direction of the flow, and gray tones indicate speed (darker being
greater).

is a unique solution, so we have a (discrete) function 1y, such that (B*)*1;, = p. Then
p-p=(B¥)p, -p=1b, - B¥p =0, and p = 0 follows. If I'p = (), the problem is well
posed for p € Vpk /R, and again in this case we can conclude that p = 0. O

4. Numerical tests of the multigrid solver. We illustrate the performance
of our multigrid method by computing the flow for a few two dimensional problems.
In this section, we use a relatively poor smoother compared to that presented in §3.5.
We simply use an unmodified Uzawa smoother and take C' = diag(B'A~'B). This
emphasizes the multigrid procedure itself, and allows us to assess its value in solving
(1.11) as opposed to the effectiveness of the smoother.

First, we consider the Darcy-Stokes system shown in the left of Fig. 4.1. Boundary
conditions are determined by setting pp = 1 on the left and lower edges, and pp = 0 on
the other two edges. Obviously, matrix A in (1.11) depends on the spatial arrangement
of the Darcy and Stokes subdomains. The more intertwined they are, the more
irregular the coefficients of A will be. This example is clearly very intertwined and
has a connected vug network.

The right of Fig. 4.1 shows the velocity field that we obtained. The stopping
criterion used was that the scaled difference between two consecutive smoothing it-
erations on the finest grid be smaller than 1072, Notice the large jumps in the flux
per unit length between different regions. The fluxes in the porous matrix and in
the disconnected vugs have values between 10~7 and 107°, while the fluxes in the
connected vugs are in the range of several hundreds (up to about 400). As mentioned
in §3.3, taking into account the very different orders of magnitude of the Darcy and
Stokes flows is crucial in order to obtain a convergent multigrid algorithm. In fact, if
we run our multigrid code with different values for parameter ¢(c1,2) (see (3.9) and
(3.10)), we observe that non-physical values make the algorithm diverge.

In most cases where a multigrid algorithm is investigated, the continuous differ-
ential problem to be solved is independent of the discretization of the domain. For
example, we might want to solve Laplace’s equation with appropriate boundary con-
ditions. In order to analyze the convergence factor, the method that is being studied
is tested for a set of domain discretizations. In our case, things are different because
equation (2.1) depends on the spatial arrangement of the Darcy and Stokes subdo-
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Fia. 4.2. Left: A Darcy-Stokes system obtained by combining 4 replicas of the system shown
i Fig. 4.1 and rescaling. Darcy elements are in black, and Stokes in white. Right: Fluid velocity
obtained with our multigrid algorithm. Arrows indicate the direction of the flow, and gray tones
indicate speed (darker being greater).

TABLE 4.1
Measured convergence factors and averaged convergence factors for different discretizations of
the system of Figs. 4.1-4.2.

| h=1/16 | h=1/32 | h=1/64 | h =1/128
0.03780 | 0.04591 | 0.03908 | 0.03862
0.03901 | 0.04569 | 0.03379 | 0.03662

pn
~n

p

mains. Therefore, to study the convergence factor, we need to consider decreasingly
smaller values of h for the same type of system, i.e., one with a similar vug structure.
To achieve this effect, we combine 4 replicas of systems with mesh size h like the one
shown in Fig. 4.1, and then rescale to obtain a system with mesh size h/2, as depicted
in Fig. 4.2. We then repeat this process to obtain a family of systems with the same
pattern of Darcy-Stokes intertwining and progressively smaller mesh sizes. Obviously,
the measured convergence factor will depend on the specific pattern of Darcy-Stokes
intertwining.

The measured convergence factor p” and averaged convergence factor p” were
computed using the formulas

n_ [l d " = (23, o)L/ (n=1)
A (p7p°...p") ;
where r™ is the residual after the nth multigrid iteration and || - || denotes the discrete

lo norm. The results shown in Table 4.1 correspond to the systems of Figs. 4.1
(h=1/16) and 4.2 (h = 1/32) and two finer discretizations (h = 1/64 and h = 1/128).
The coarsest grid was 8 x 8 elements. As the results show, the measured convergence
factor of our multigrid method is independent of the size of the system, or equivalently,
independent of the mesh size h.

An important feature of the vuggy media considered above is that they have
no disconnected vugs. An example of a system with disconnected vugs is shown in
Fig. 4.3, which has been obtained from that of Fig. 4.1 by adding six disconnected
vugs (i.e., by removing porous matrix material). Note that the solution is almost the
same as that of Fig. 4.1.
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Fia. 4.3. Left: A domain representing a vuggy porous medium. Darcy elements are in black,
and Stokes in white. Right: Fluid velocity obtained with our multigrid algorithm. Arrows indicate
the direction of the flow, and gray tones indicate speed (darker being greater).

The measured convergence factor for this disconnected vug system was only 0.59,
and, in general, it was not independent of the mesh size. Moreover, for some systems
with disconnected vugs, the convergence rate is very slow unless the coarsest grid is
sufficiently fine. This is not surprising, since it is well known that multigrid methods
for a system such as (1.11) which have both positive and negative eigenvalues require
a coarsest grid large enough in order for some components of the error to be elimi-
nated [9]. In general, the better smoother of §3.5 is needed to solve problems with
disconnected vugs.

5. A study of effective permeability properties of vuggy media. In this
section, we study the influence of the vug geometry on the macroscale flow properties
of the medium. The Darcy-Stokes system described by (1.1)—(1.10) can be considered
as a micromodel, since it takes into account all the details about the microscopic ge-
ometry of the medium and the interaction between the porous rock and the vugs, and
the equations are either based on first principles or strongly supported by experiments.
However, this micromodel is computationally expensive.

The macromodel derived in [4] is obtained from the micromodel, appropriately
scaled, using homogenization theory under certain mathematical assumptions. The
macroscopic model is given by a Darcy equation (i.e., an equation like (1.1) on the
entire domain ) with a computable effective macroscopic permeability tensor that
depends on the vug geometry. Although some of the mathematical assumptions used
in this derivation, such as the assumed periodicity of the medium geometry, are not
physically accurate, the theory is useful for justifying that the macroscale behavior of
the Darcy-Stokes system (1.1)—(1.10) is Darcy-like with an effective permeability.

The effective macroscopic permeability tensor, as given by homogenization theory,
was computed in [3] in two dimensional space. It provided an investigation into the
influence of the vug geometry on the flow properties of the medium. We perform a
similar investigation here in three dimensions, and arrive at a similar conclusion that
vug connectivity is the main factor influencing the macroscopic flow properties of a
vuggy medium. However, our computational analysis will be somewhat simpler, in
that we compute linear flows to approximate the effective permeability, rather than
imposing periodic boundary conditions as required in [4].

We estimate only the diagonal elements of the effective permeability tensor. To fix
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ideas, suppose we want to estimate the effective permeability in the x-direction, K 1,
the formula being analogous for the other directions. Using our three dimensional
solver, we first compute the flow u = (u1, u2,us) in the reference domain that results
from applying boundary conditions representing a constant pressure drop dp from left
to right in the x-direction, and imposing zero normal flow through the other four
faces parallel to the z-direction. We then compute the average flow in the z-direction
through the outflow face, f,, which is

1

U1, avg = m/ ul(xayvz) dydza (51)

x

where Area(A) is the area of the face. By mass conservation and the no-flow lateral
boundary conditions, w1 avg could be computed on the inﬂovg face, or even taken as
the average of u; over the entire domain. Finally, we define K ; from Darcy’s law

K11 = —pus avg /0. (5.2)

We present several computational results that show the influence of the vug ge-
ometry on the effective permeability in three dimensional space. In each case, we
consider a small reference domain with a certain vug configuration. Four cases are
studied: a straight vug channel, a constricted vug channel, a meandering vug channel,
and disconnected vugs. An x-y cross-section of the four main domains studied are
depicted in Fig. 5.1, although we also consider a truly three dimensional meandering
vug channel in Fig. 5.2. In all cases, the reference domain €2 is a cubic sample with
dimensions 8cm x 8cm X 8cm, the porous rock subdomain €2; has permeability
K = 10md (except where noted), and the Beavers-Joseph coefficient o = 1. Gener-
ally, the vug channel’s cross section is a square of side length 6 = 1 cm. Nonzero flow
results everywhere in the domain, but it is concentrated in the vug channel.

A. Straight. B. Constricted. C. Meandering.  D. Disconnected.

F1c. 5.1. Cross-section of the four main test domains. The Darcy region is gray, and the Stokes
region is white.

5.1. Straight vug channel. Fig. 5.1A shows a two dimensional cross-section
of the three dimensional reference domain containing a horizontal channel. We first
examine the effective permeability for different vug apertures. The results are shown
in Table 5.1. The index j = 1 in K j,; corresponds to the horizontal or x-direction,
7 =2 and 5 = 3 correspond to the y- and z-directions, respectively. We observe that
connected Stokes flow paths produce a great increase in the effective permeability.
Even a channel with an aperture 2.5 mm gives rise to an effective permeability 5 orders
of magnitude greater than the porous rock permeability. The values of K32 and K3 3
for the effective permeabilities in the y- and z-directions show that a disconnected
Stokes flow path has a minor effect on the effective permeability, since the flow is
limited by the porous matrix.
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TABLE 5.1
Computed effective permeabilities for a straight vug medium (K = 10 md).

0 (em) | Kiy (md) | Ko = Ky 3 (md)

1 8.6498e+-8 16.879

0.5 5.0856e+7 11.271

0.25 3.4560e+-6 10.246
TABLE 5.2

Effect of matriz permeability on the effective permeability of a straight vug medium (§ =1 cm).

K (md) | K11 (md) | Ko =Ky (md)

1 8.64979e+8 1.6896
10 8.64982e+8 16.879
100 8.64997e+8 168.50
1000 8.65104e+8 1685.1

We next changed the porous rock permeability K, while keeping the same vug
aperture 6 = 1 cm. As shown in Table 5.2, the effect of the presence of the channel
on K 1 is much more important than that of a high rock permeability. On the other
hand, since the flow in the y- and z-directions is basically determined by the porous
matrix, the value of the matrix permeability K has a strong effect on the effective
permeabilities Kg)g and I_(3,3.

5.2. Constricted vug channel. The aperture of a vug channel does not re-
main constant throughout its trajectory. Therefore, we analyze the effect of con-
stricted vugs on the effective permeability. Fig. 5.1B shows a cell with a central
vug that is constricted in the middle. The aperture of the vug is 1cm x 1cm.
The constricted part is 2cm long and has cross section 2.5mm x 2.5mm. We
obtained Kl.,l = 7.85507e+6md and 17(272 = Kg_’g = 15.1971md. If we compare
this values with the effective permeabilities for the unconstricted vug configuration
(Kl,l = 8.64982¢+8md, Kg)g = l_(373 = 16.879md), we conclude that even very lo-
calized constrictions have a major effect on the macroscopic properties of the flow.
Moreover, the value of K 1,1 obtained for a 2cm long constriction is of the same or-
der of magnitude as that obtained for a straight vug medium with channels 2.5 mm
X 2.5mm (Kl.,l = 3.4560e+6 md, 17(272 = Kg_’g = 10.246md). This confirms the
important effect of constrictions on effective permeability.

5.3. Meandering vug channels. Since natural vug channels tend to change
direction, we consider two meandering vug configurations. The first case is analogous
to the two dimensional case, since the meandering vug channel stays in the same
plane throughout its trajectory. In the second case, the channel does not remain in
the same plane.

The first case is illustrated in Fig. 5.1C. If a pressure gradient is applied in the z-
direction, the flow through the channel will be in the - and z-directions. The channel
has cross section 1 cm x 1cm. The effective permeabilities are K 1 = 2.46928e-+7md,
Kso = 16.967md, and K33 = 19.3631 md. We notice that K ; is smaller and K3 3
is larger than those values obtained for the straight vug case (I_(Ll = 8.64982e+8md,
K272 = K3)3 = 16.879md), as should be expected.

The second meandering configuration is shown in Fig. 5.2. Actually, the figure
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TABLE 5.3
Effect of vug disconnection by varying plug size on effective permeability.

plug length (cm) ‘ K11 (md) ‘ Ky = K33 (md)

1 38.54 16.92
0.5 50.63 17.01
0.25 88.69 17.27

depicts the flow velocity, which clearly shows both the location of the vug channel and
the fact that the flow is nonzero in the matrix rock. If a pressure gradient is applied in
the x-direction, the flow through the channel will be in the three spatial directions. We
obtain Kl,l = 164619€+6md, KQ)Q = 18.465 md, and Kg,g = 18.589 md. The value
for K 1 is lower than that for the previous meandering configuration and of the same
order of magnitude as that obtained for the constricted vug (f( 1,1 = 7.85507e+6md,
I_(272 = Kgyg = 15.1971md). Note also the increase in the effective permeabilities in
the y- and z-directions compared to the straight vug medium. These results show
that in three dimensions, the effect of meandering channels is more complex than in
the two dimensional case. Also, three dimensional meandering vugs and constricted
vugs may have similar effects on the flow properties of vuggy media.

U7
Z, 7
.

2 ‘—W/
5%,

F1a. 5.2. A meandering vug channel in three dimensional space. Depicted is the flow velocity,
which clearly shows the location of the vug channel.

5.4. Disconnected vugs. Flow experiments suggest that the degree of vug
connectivity varies throughout a vuggy porous medium and that it has a major effect
on the flow properties of the rock [29]. Lastly we consider a configuration where the
flow through a channel is completely interrupted by a small plug of porous rock. This
is depicted in Fig. 5.1D. The vug aperture is 1cm x 1cm and the plug length varies
from 2.5 mm to 1cm. The effective permeabilities are shown in Table 5.3. We notice
that even if the length of the plug is 2.5 mm, the effective permeability is quite similar
to that of the porous rock. We had seen that a vug with a very small constriction
produces an effective permeability of about le4+6 md, indicating that connected and
disconnected vugs give rise to very different macroscopic flow properties. We conclude
that the degree of connectivity of the vugs is the most important factor influencing
the macroscopic flow properties of the medium.
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Overall, our three dimensional numerical studies have confirmed that the presence

of vugs, their orientation and shape, and most importantly, their interconnectivity,
determine the effective permeability and, therefore, the macroscopic flow properties
of the medium.
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